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Summary. We consider the application of linear multistep methods (LMMs) for
the numerical solution of initial value problem for stiff delay differential equations
(DDEs) with several constant delays, which are used in mathematical modelling
of immune response. For the approximation of delayed variables the Nordsieck’s
interpolation technique, providing an interpolation procedure consistent with the
underlying linear multistep formula, is used. An analysis of the convergence
for a variable-stepsize and structure of the asymptotic expansion of global error
for a fixed-stepsize is presented. Some absolute stability characteristics of the
method are examined. Implementation details of the code DIFSUB-DDE, being
a modification of the Gear's DIFSUB, are given. Finally, an efficiency of the
code developed for solution of stiff DDEs over a wide range of tolerances is
illustrated on biomedical application model.
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1. Introduction

Formulation in 1975 of the simplest mathematical model of an infectious disease
(see Marchuk [21]) marked the beginning of applications of DDEs for studying
the immune system and dynamics of infections. This motivated our subsequent
research in developing efficient computational algorithms for solving stiff nonlin-
ear DDEs with several constant delays. The basic requirements to the numerical
software in problems of immune response modelling include: reliability over a
wide range of tolerances, efficiency for stiff systems and/or at high accuracy
demands, low cost of interpolation technique being used for the approximation
of the DDEs solution at the off-mesh points. The latter is important either for
the delayed variables or when the adjoint system is solved. The necessity of high
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accuracy solution arises in parameter optimization problems, with the finite-
difference methods being used to estimate the gradient vector and the Hessian
matrix of an objective function [8, 20, 22].

A system of DDEs is considered stiff when it contains processes of widely
different time scales. From a computational point of view the stiffness implies
that, while solving numerically the corresponding initial value problem by a given
method with assigned tolerance, a stepsize is restricted by stability requirements
rather than by the accuracy demands. The best candidates for treating the stiff
DDEs under the above specified requirements seem to be the LMMs possessing
either theA—, A(a)— or stiff stability characteristics. We consider tBDFs
implemented in the Gear’s DIFSUB code [13]. In this article we present math-
ematical analysis of some issues underlying the correct and efficient adaptation
to DDEs of the LMMs-based codes and consider the results of treating stiff
immunological models.

A key feature of any software for handling DDEs with constant delays is
a method of interpolation of delayed variables. Unlike the traditional approach
of usage the Lagrange or Hermite interpolation methods, we take the advantage
of the natural ‘built-in’ Nordsieck interpolation technique consistent with the
underlying linear multistep formulas.

Concerning various theoretical and practical issues of software development
for delay differential equations with general lag functions we refer to the latest
reviews made by Neves and Thompson [24], Baker et al. [3], and Zennaro [34]
and the many references therein. In spite of the active research in the field, the
picture emerges as if standard codes for treating efficiently stiff DDEs over a
wide range of tolerances still lack. Even the representative set of test problems
has not been specified yet, and comparison of the available experimental codes
for DDEs remains to be done.

In Sect. 2 typical examples of DDEs modeling the immune response are in-
troduced. Description of the difference approximation of initial value problem
for DDEs based upon the predictor-corrector implementations oBfbEs and
Adams methods in the Nordsieck form is presented in Sect. 3. Sufficient condi-
tions for the convergence (variable-stepsize), and asymptotic expansion for the
global error (fixed-stepsize) of strictly stable LMMs for the DDEs are examined
in Sects.4 and 5, respectively, extending some results on convergence analysis
of Nordsieck methods by Gear [14] and Skeel [27, 28], and asymptotic error
expansions in the stepsize by Stetter [29], Skeel [27] and Hairer and Lubich
[15] (ODEs case). Section 6 presents some absolute stability characteristics of
the BDFs and Adams methods for a standard test equation. Finally, implemen-
tation details of the code for DDEs based on the Gear’'s DIFSUB and numerical
experiments with stiff problem modelling the dynamics of virus infection are
discussed.
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2. Delay differential models of immune response

The response of an immune system cannot be represented correctly without the
hereditary phenomena being taken into account: cell division, differentiation, etc.
The kinetic parameters of the models represent high-rate (molecular) and slow-
rate (cellular) interactions in the immune system that span a time scale from
seconds to days. Therefore, the systems of DDEs appearing in immune response
modelling are typically stiff.

An interesting example of the delay differential system modelling an immune
response provides the simplest mathematical model of an infectious disease [1,
16, 21]:

yi(t) = (a1 — azys(t)ya(t) ,

Ya(t) = £(ya)asya(t — 7)ya(t — 7) — ca(ya(t) — as) ,

ya(t) = aesya(t) — (a7 + agazya(t))ys(t) ,

Ya(t) = agya(t) — caoya(t), where§(ys) = max(Q1 —ya(t)/aa1), 7 =const
It traces the dynamics of viruses, plasma cells producing antibodigg anti-
bodies neutralizing viruseg, and degree of target organ damage by viryges
The method of ‘steps’ allows us to get an analytical solution or approximation
to it in an explicit form, but over limited time intervals and for a special choice
of parameters (see [21]). Another approach to solve analytically this model was
suggested by Adomian with the decomposition method [1].

Most of delay differential models used in immunology have multiple constant
delays. To this particular case of DDEs with several constant delays belong math-
ematical models developed by Marchuk [22], De Boer and Hogeweg [10], Nelson
and Perelson [23], Farooqi and Mohler [12], Behn et al. [5]. It seems worth to
notice growing interest to the use of DDEs in chemical kinetics modelling [11].

Assuming that the kinetics of interactions between cells and molecules in
immune system is governed by the principles similar to the Mass Action Law,
and that durations of division processes of the immunocompetent cells are taken
into account explicitly by introducing the time lags into corresponding equations,
the typical mathematical model of immune response during infectious disease
may be expressed a$ -dimensional system of DDEs witlm multiple constant
delays:

d
d)t/ :f(tvy(t)ay[ll(t 77_1)7"'7y[m](t 77—m))a y € R', ’
yll e Bt € to, to + T],

y(to) = %, yi(t) = (), t € [to — 71, to),
(2.1) < A7 i =12, .,m,

with y = [y®, ..., y¢O)T ylil = [y y2) . y&i|T and assigned initial
functions?, ¢ll1(-). Further assume that:

(A1) the functionf, f : [to,to+ T] x B/ xR xR2. . xR/M R/,
belongs to the clas8'([to, to+ T] x B x B/t x B2 ... x B-'m) with | > p,
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p being the approximation order of the lindaistep method to be used, and is
Lipschitz-continuous with respect tpandz on the interval fp, to + T] with the
constantd_q, Ly;

(A2) the initial functionsyli!(t) : [to—7i,t0) — R are of the clas€'™ ([to—
7,t0)), with 1* > 1, and the pointy is assumed to be, in general, a zero-order
discontinuity point fory®(t), i.e.,yV(ty) # y9(to).

Under these assumptions, which are not practically restrictive, the solution

y(t) is of the classC(*Y almost everywhere ortd] to + T] except for the finite

set of the jump pomts{{ej. =t +j7"}|+1} [4]. However, the solution grows
1=

smoother ag increases. The constant delays allow us an easy handling of dis-
continuities by specifying them in advance and truncating the stepsize to include
g in the meshpoints.

3. Difference approximation

A numerical solution on the whole intervah[t, + T] can be obtained by the
method of ‘steps’, i.e. by consecutive continuation from one interval of smooth-
ness to another. For notational simplicity the single lag scalar DDE is considered

Y EIYOYE =), YER, telo b+ Tl
GY Y=, selto-rbl,

under the assumptions (A1)-(A2) of Sect.2. We develop a difference approx-
imation for (3.1) by the lineak-step methods of an ordgy on intervals
[to+({ —Dr,to+j7], withj =21,2,...,p+1, and fort > tg+ (p + 2)r, on
which the necessary smoothnessgy(ff) is ensured. In the following, the interval
[to+( — 1), to+j7] is denoted astf, to + T].

Lettp <ty < ... <ty =t +T be an integration mesh, and the stepsize
h, =t, —t,_1,n = 1(1)N, be described by a Lipschitz-continuous step-variation
function 0(t,, h).

Remark 3.1Examples of the realistic patterns of step variation are considered in

[14, 16, 28]:

a. hplrjl € (0,aJu[b,clwith0<a<b<l<c;

b. hy = ho(t,,h) with h > 0; 0 < A < 4(t,h) < 1,t € [to,to + T], that is
equivalent to 0< A < *1 < % hy > Ah;

c. hy = ho(ty), with h > 0, 0(t) € Cltg,to + T], 0 < A < 4(t) < 1, that is
equivalent to"y"* = 1+0(h).

One step of the linedt-step method is equivalent to constructing-¢h order
polynomialmy(Y n+1—k,n+1,t), WhereY ni1_k n+e1 = [Yne1—k, foeiks - -+ Ynet, fn+1]T.
satisfying the following conditions:

— for thek-stepBDF-method of ordep, with p =k,

To(Yn+1—kn+1, ) =Yy, j=n—k+1...,n+1 7TE)(Yn+1—k,n+17 tne1) = foaa
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— for the k + 1)-stepAdamsmethod of ordeip, with p =k + 1,

71';)(Yn+l—k,n+17tj) = fj ) J =n-—k+ 1...,n+1 7Tp(Yn+l—k,n+17tn) =Yn,
Tp(Y ne1—k,n+1, thet) = Yo+t

Difference method for the DDE, combining a forward-step procedure by means of
the p-order LMM, (!I/ps), and an interpolation technique for the delayed variables
of orderq, (Y »,,5, .t —7), €xtending continuously a discrete numerical solution

Y ,,,0, t0 @ function oft, can be expressed in the form of a ‘one-step’ recursion
in a higher dimensional space similarly to the ODE case [16, 28]:

Y1 = SCn+1Yn + hn+11/)(tna Cn+lyn7 Zn+1, hn+1)a
Yn € Rp+1> Ch1 = C(hn+1/hn) s

T‘—q(Ycrl,O'zn tn+l - T)a tn+1 -7 > t07 tn+l —TE [tola tO'y]7
Zn+1 = o, <n+1,
Pt —7), thaa—7<to,

where the standard notation is used for a propagation mataxd a diagonal
scaling matrixC.1 allowing for the variation of stepsize. The vector-valued
increment functiony(t,y,y(t —7),h) =1 -4(t,y,y(t — 7), h), for the predictor-
corrector implementation of the LMM® (EC)M, with variable number of iter-
ationsM, can be specified as follows [14]:

(AY)2

Y(tn, Y, Zn+1, Mner) = ¢(M)(tn7y, Zn+1, Mn+1), 1/)(O)(tna Y, Zn+1, Pey) = hn+1
N+

b

— for AdamsP(EC)M method with simple iterations

w(S)(tna y7 Zﬂ+17 hn+1)
= £ (tn + Pnea, (SY)1 + Bl 19 (0, Y, Zos1, Bnsa), Zovt),  $= 1AM ;

— for BDF-P(EC)M method with the Newton iterations and the Jacobian being
fixed during the iteration sequence,

¢(S)(tna Y, Zn+1, Mner) = [I — -7_l]¢0(tmy, Zn+1, Nn+a)
+7 7t f (tn + e, (SY)1 + hn+1llw(S7l)(tn, Y, Zn+1, Pns1), Zosa),
s=1(1M .

The Nordsieck representation of the correct value funcyér) [16], v, =

[Yn, nyp, - - hﬁb{’(‘p)]T € P provides an interpolation technique for the de-
layed variables at the off-mesh points, which is consistent with the underlying
LMM: y(t — 7) = mp(Yn_kn,t — 7) = mp(Yn, t — 7) = 1C()y,, + O((ahn)P*h),

(t—7) € (tr—1,t], wherel =[1,...,1], C(a) =diag[L a, ..., af], a = {71~

The usage for approximation of the delayed variables of the Nordsieck vector
taken from the nearest to the right meshpoint, with respect to the argument

(t —7) (instead of that to the left), means that the ‘corrector’ polynomial is used,
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providing an interpolation rather than extrapolation. Notice, that the ‘predictor’
interpolant is to be used when the delay is vanishing compared to the stepsize
taken by the accuracy control mechanism, +.e< hy.

Remark 3.ZFor the.J'-dimensional system of DDEs witm different constant
delays (2.1) the one-step recurrence ygre RP*/" representing the LMM
based discretizations, 7q), takes the form

Yner = (S@1)(Crer @ 1Yp + Mnsa(l @ De(tn, (Crer @ 1y, 2880 2T hnsa)

where® denotes Kronecker tensor product.

4. Order of convergence

In this section the lower bound is specified on the orglesf the interpolation
techniqueq, for delay variables to be used with tipeth order LMM to keep

the p-th order convergence of the combined method on each subinterval between
two consecutive discontinuity points for a step-variation schéfné). The step-
changing functions specified in Remark 3.1 are implied, \With max<n<n hn.
Convergence analysis of the DDE meth@f(wq)

(4.1) Yoe1 = SGirYy + el ¥(tn, Cosayy, Wq(Yal,a,,atnﬂ —7),hn+1)

deals with the behaviour of the global errey = y,, — y(t,) ash — 0. The
standard Euclidean nornf| (||) is considered, unless otherwise specified.

Theorem 4.1 Let the following assumptions hold for a step-changing function
0(t, h):
(Al) The method/pS is p-th order consistent for ODEs:

dn+1 = SGie1Y(tn) + Mneal P(tn, CrsaY (ta), Y(tn), Mns1) — Y(tae) = O(hr?:b )

and is p-th order convergenty(tn) — Y, ||gp+1 = O(hP), 0 < n < N.
(A2) The increment function(t, y, z, h) satisfies the Lipschitz condition with
reSpeCt t(y and z: Hw(ta Y.z, hn)ftl/)(ta y*a Z*v hn)“ § LyHy*y* H]ﬂp+1+LZ|Ziz*|'

vy, y* € RP* vz, 2" € B, Wt € [to,to + T],Yhy € (0,h], 0<n<N.

(A3) The g-th order interpolation polynomiat (Y ., ., ,t) satisfies the Lip-
schitz condition orftg, to + T]:

[74(Y oy,00, 1) — Tq(Xorp 0, D] < L ogolg}zﬁygn 1y; — Xillwo+1
t € [tyy,t,,]1,0< N <N. _
Then the metho@?;, mq) is convergent andly(tn) — y,|| = O(h™"®-4*D) vt, €
[to,to + T].
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Proof. The proof is an extension of the techniques of [27, Sect. 3; 28, Sect. 2]
and is based on bounding the solution for the global error equatien®P**:

(4.2) en+1 = SGe1€n + i€l +dneg

Wlth 6: = |{w(tn7 Cn+1yn’ ﬂ-q(YO'J_,O'ln tf'l+l - T)a hl"l+1) - w(trh Cn+1Y(tn)7 y(tn+l -
7), hn+1)}. It can be shown that solving equation (4.2) gives

n+l n+l
(4.3) et =Y Sl g+ Y S

j=1 i=1
where §,j = SGSG—1...SG+1, Sin = |. For ap-th order consistent and
convergent method/s the norms||Sy.1,j[|, N = 1,2,3,...;j =0,1,...,n+1,

are bounded.
Under assumptions 1 and 2 thg can be bounded by

(4.4) leall < INHLylIChsallllenl] + Lelg max flej | + Lz@ni}

with ||Cn+1|| being the subordinate norm to given vector ndfen||gp+2 and e
denotes the interpolation error.

Using inequality||Cn+1]| < K, which holds for the step-changing functions
under consideration, and applying the difference analogue of Bellman-Gronwall
inequality we get:

n+l
lensall < K S 1|+ KLz 1 Taw, O<n<N.
j=0

Omitting the technical details, we arrive at the estimate
lenll <K -T-O(hP) +KL[ll]| - T - O(h%*) = O(h™®4*Y), 0<n <N,

which means that the methom'g(, mq) converges with the ordgr = min(p,q +
1).

Remark 4.1The variable-stepsize convergence analysis of the LMMs presented
in [14, 28] for the ODEs can be directly extended to the DDE case for the

following classes of interpolation techniques: Lagrange, Hermite or Nordsieck
interpolants. To this end one needs to check whether the Assumption 3 of the
Theorem 4.1 holds for given stepsize variation functions.

5. Asymptotic expansion for global error

It is known that global error of thep-th order LMM, satisfying the strict
root condition (SRC) and possessing a smooth increment function, admits an
asymptotic expansion of the form [15, 27, 29]; — y(t,) = hPe(t,) + O(hP*1),

n = O(1)N, where the functiore(t), the principal error term, satisfies a certain
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variational system related to the ODE problem and the local discretization error
dn = hp+1 . v7p+l(tn) + O(hp+2)

de(t)
dt

Here, the matrixE is a component o5 corresponding to the eigenvalue one,
S=E+T,andE = AMT, whereSA = A, MTS =M T, andy(t, Ay, 0) = Af (t,y).
The starting values are supposed to be exact.

Adaptation of the LMM codes for DDEs implies that the local error estimation
procedure should be modified to take into account an additional error introduced
at every integration step by a particular interpolation technique for the delayed
terms [2, 26]. It is practically important to specify sufficient conditions ensuring
that the global error expansion exists and its leading term does not depend on the
interpolation method. The following theorem examines the asymptotic behavior
of the global discretization error in the fixed-stepsize case:

(5.1) = Afy(t, y(t))M Te(t) + E.Z pua(t), €(0)=0.

Theorem 5.1 Let the following assumptions hold:

(A1) The method/pS satisfies the SRC and is p-th order convergent; fb;

(A2) The local discretization error of the methd{aS admits an asymptotic
expansion with the following leading terrdy = hP*1 .7 p.(tn) + O(hP*?);

(A3) An interpolation methoet(Y ,, -, ,t) satisfies the Lipschitz condition
with respect toY ,, ,, on[to,to + T1;

(A4) The function {t,y,z) is of C' class with |= maxp + 1,q + 1) and is
Lipschitz continuous with respect to y and z;

(A5) The increment function(t,y, z, h) meets the same smoothness and Lip-
schitz continuity requirement with respectytee RP** and z< IR as f(t, y, z) for
y and z in[to, to + T] and for he (0, h].
Ifg > p, then the global error of the meth()ﬂr?, mq) for DDEs with exact starting
values admits an asymptotic expansion of the form: y(t,) = hPe(t,)+O(hP*),
n = 0(1)N, where the functioe(t) is a solution of the following IVP for the vari-
ational DDE system

de(t) _ of  + of 1 .
at - A { ayM e(t) + oy, M'et—17)
(5.2) +E.7 pua(t), e(s) =0,s € [to — 7, tq] -

Proof. The equation for the global error at grid poingsis:

€n = SEn_]_ + dn + h{w(tﬂ—lvyn—la ,/Tq(Yal,aya tn - 7_)7 h)
(53) - 77D(tn—lay(tn—l)vy(tﬂ - T)a h)}v 0 S 01 S Oy S n— 1 .
Let the approximation method for the delayed terms be exact. Then the leading

term of the global error would blePe(t), with e(t) satisfying a variational system
similar to (5.1). Taking the Frechet derivative of the right-hand side function of
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DDE f(-,y(t),y(t — 7)) w.r.t. y(:), one gets the differential system fe(t) in
form the given by (5.2), witty, = y(t — 7).

The differencew, = ¢, —e(t,)hP characterizes those component of the global
error of the methodLZ(pS,wq), which stems from the interpolation procedure for
the delayed termsgg. It will be shown that the assumptions of the Theorem
ensure thafjw, || = O(hP*Y).

Introduce the discretization operataf§”, and A™7” determined by

A7) = [Y(ts,), Yoy, - -, YT,
ATTrY() = [y (o), Y (o), - - Y (0, ) YT ()T

We add and substract into the right hand side of (5.3) the teftn 1, y(th—1),
mq(A7y(t), ta — 7), h) to obtain:

én =Sen—1+dn +h{Run} + h{R;n}
=Sep_p+dp + h{qb(tnfb Y(th—1), Wq(AiVuy(t)a th —7),h)
= P(ta—1,¥(ta—1), Y(ta — 7), h)} + h{h(ta-1,Yn_1, (Y 01,00, th — 7), 1)
— (th-1,Y(tn-1), 7q(AZ7Y (1), tn — 7), h)} .

Under Assumptions 3 and 5 we have an estini@®e ||gp+1 < L, - &nt = 0(h9*1).
The termR;, can be expressed, using the Frechet derivative w.r.t. the rel-
evant argument of the operatar(-,y(-), 7q(A%%y(-),),-) as follows: Ry, =
Wy (tn—1,Y(tr—1), Tq(A7LY (1), th — 7),N)(Y 0.0, n—1 — AV, P77Y(1)) + Ran. Here
Yylta—1, Y(t—1), g (A7 y (1), ta — 7),h) is @ @ + 1) + 1)(p + 1) matrix and
Y o000 iS the vector Y7 .yl ...,y ,y;]T. The remainder can be estimated
as|Ren|| = O(||Y oy,0,, 01— AT, 177y(1)[[) = O(h?) since the methodkS, q)
is p-th order convergent. Thus, we arrive at
(5.4) ,

€n =Sen—1+dn + h{Rin + Ron + ¢y (th—1, Y (th—1), mq(AZ, Y (), tn — 7), h)

X (Y gpopn1 — AT 277y ()}

Making use of the differential equation (5.2) discretized by the Euler scheme one
gets

(55) e(tn) = e(tr—1) + h{AF;_1(y,y-)M Te(t,_1)} + hEF pai(ta_1) + O(h?)
where

Fooay.yr)

_ {8f (th—1,Y(th-1), Y(th—1 — 7)) + Of (th—1,y(th—1),y(th—1 — 7)) D }
B ay oy, !

and D, stands for the backward shift operatdry(t) = vy, = y(t — 7). By
subtracting (5.5) multiplied by? from (5.4) and using the SRC we obtain the
equation forwp,
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wn = Swp_1 + hp+1{v7p+l(tn) - E'7p+l(tn—1)} + h{Rln + RZn}
+h{y(tn—1,Y(tn-1), 7q(A75Y(0), th — 7),N)(Y 0y 001 — A7 Y(D)
(5.6) — AF,_4(y,y-)M Te(ta—1)h"} .

Introduce the vectoW, = £, — hP&, with £ = Yo, 50 — ATOVY() =

[ellv 61—'27 M) 61—-,,761]1—1 ;g;n = [e(t01)7 e(t02)7 tee 7e(to'1/)7 e(tn)]T! Wﬂr—Z‘na ?){n €
REDPH), Using assumptions on the consistency and twice continuous differen-
tiability of the increment function)(t,y, z, h) in y andz, the equation (5.6) can

be further transformed to the form
wp = Swp-1+ hzﬁ;(tnflay(tnfl)a mq(A7,y(t), th — 7), M)W _1
+h{Run + Rn + O(h™ L)} + WP LT 4o (tn) — E-F pralta—1)}
(5.7) = Swn_1+Rn+hoy (th_1, Y (tn_1), Tq(AT,Y (1), tn — 7), N)Wn_1 ,

whereR, = h{Rln + R + O(hmin(p+1,q+1))} + hp+l{.7p+1(tn) — E,7p+1(tn_1)}.
Denoting the product in the last term in (5.7) by W, _,, we arrive at

*
Wn = S’wn,]_ + hanl + Ry 5

which is similar to the fundamental stability equation. Its solution is bounded by

n
Juall < 30 IS" I, max [} (ta-1. Y1), 7a(AT5¥(0), 1 = ). D)

=t Sth_1<to+T
n .
x max||w || + max | > S"IRj] .
I1<j 0<n<N =

Since the method’,? satisfies the SRC, there exists a conskant- 0 independent
of the n such that|S"|| < K;. Then, by Assumption 5 the following estimate
holds
/ o _ -

togtnr??%(to+T ||wy(tﬂ—17 y(tﬂ—l)7 Trq(Afuy(t)a tn T)) h)H K2 )
with the constanK, not depending om. Now, using the techniques of [27, 28
Theorem 2.4] based on the minimal stability functiofi&||;s;, we can bound
wp, as follows

eKaKaT
lwn]l <% < C IRl =K - IRl ,

with [[Rl|e; = | YL E" IR = | Zj”;llE”*i R ||+ [|Ra||. Substituting the esti-
mates ofR; with Ry = 0 and making use of the properties of matfx we get
the bound

n—1

STEMIR|| < O D) 4 max (.7 pualte) — 7 pealta-2) [P
=t to<tn <to+T
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where may <, <tp+7 |- 7 p+1(tn) =7 p+1(th—1)|| = Ksh since 7 p.1(tn) is a smooth
function on [o,to + T]. This, in turn, leads to the desired estimate

lwnl] < O(MEED) + 2K AP max |17 pu(t)]| = O(h™®*14*D)
to<tn<ig+T

which completes the proof of the theorem.

Remark 5.1The result of this section shows that a higher degree interpolation
method for delayed terms, than that required to keepttieorder convergence,

is necessary to make the leading term of the global error expansion asymptotically
insensitive of the interpolation error.

6. Absolute stability characteristics

Every A—, A(a)—, or stiffly stable LMMs can be adapted for DDEs in a way
preserving the stability properties [6, 31]. It seems interesting to specify and
compare particular stability domains for tlB®Fs and ABM-methods. Charac-
teristic equations of the LMMs in thB(EC)M-mode applied to the scalar test
equationy’(t) = ay(t) + by(t — 7) can be derived using the framework given by
Lambert [19], Van der Houwen and Sommeijer [30]. Denote by the gairso* }

and {p, o} the predictor and corrector characteristic polynomials, and consider
the general case of Lagrange-Hermite interpolation for delayed variables, i.e.
Yt —7) = (Y n—m-t n-m, t —=7) = Z:zo(dsio(.u))’n—m—i +h&(1)fa—m-i), where
th—7=thmoix+uh,m>0,0<i*<1,0< u< 1.

BDF-methodsFor the Gear’s realization of tHBDFs with the Newton method
utilized in the correction process it can be easily shown that the characteristic
equation is related only to the corrector difference formula. Considering for sim-
plicity the caser = mh, with m being positive integer, we have the following
equation:p(§) — (ha+hbé~M)a(€) = 0. The boundaries of stability domains were
located by tracing numerically over a certain grid in tha,(hb)-plane whether

the root condition is satisfied. A set of stability regions obtained for different
choices of theBDF order and the values of the delay in terms of multiple of
the stepsizer = mh, are presented in Fig. 1 for realandb. The test equation
stability boundary is marked by a dashed line. One sees the unbounded nature of
the stability regions of th8DFs with the stability regions for the first and the
second ordeBDF incorporating the domaib.

Adams method§ he characteristic polynomial for the Adams-Bashforth-Moulton
(ABM) methods in the?(EC)M-mode with functional iterations can be specified
as follows:

X(€) =™ Bo{p(€) — o()ha} + ™ Py (habo){p* () (€)
— 7" ()p(&)} — E Boo(OhbP(E, 1) ,
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6,5,4,3,%%

m=3 : 15.0

P= 6,5,4,3,2,1

Fig. 1. A set of stability regions foBDF/P(EC)-method applied to the test equatidit) = ay(t) +
by(t — ) with reala andb for some of the possible choices of the method opland the value of
the delay in terms of multiplen of the stepsizem = 1(1)3
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where Py (haB) = (haBe)M (1 — hajso)*~M. Consider the polynomialg(¢) =
£ Bol p(€) — haa ()] + Pm (hapo)[p* (€)o (€) — o™ (€)p(€)]} andx2(€) = —&¥ oo

(©)hbd (€, 1) to represent it ag(€) = xm(€) = £™x1(€) — x2(€). Now, the results
by In’t Hout and Spijker [17] can be exploited to specify a necessary and suffi-

cient condition for the method/f, 74) to be stable whenever thes-method is
stable. Consider the following statements:

(A) xa is a Schur polynomial anf2(€)| < |x1(§)| for €] = 1.

(B) xm is a Schur polynomial for alin > . Z2.

(C) x1 is a Schur polynomial anth2(£)| < |xa(€)| for || = 1.

Theorem 6.1 Let the integer.Z4 be given by. 72 = max(Q degreef,) — (I +
degreey1)). Then the following implications hol@h) = (B) = (C).

Proof. It follows immediately by applying the results of [17, Theorem 2].

Particular patterns of stability domains for the ABM methods of various orders,
p=12,...,7, were determined numerically with various choices of the corrector
iteration numbeM and the ratio of delay to the stepsire= 7/h. Corresponding
plots are presented in Fig.2 for remland b, which show essentially bounded
nature of the stability regions of tilBM-methods compared to that of tB®Fs

7. Numerical example

At present, there exist a number of general purpose codes for non-stiff FDES
or DDEs (see references in Neves and Thompson [24], Oberle and Pesch [25],
Oppelstrup [26] for the RK-based adaptations; Bock and Schloder [9], Wille and
Baker [33] for the Adams-based methods) and experimental solvers for stiff FDEs
or DDEs based either on the LMMs by Kahaner and Sutherland (see discussion
of the SDRIV2 in [24]), Watanabe and Roth (see [31]), or on the implicit RK
methods by In’t Hout [18], Weiner and Strehmel [32]. For numerical integration
of stiff or non-stiff initial value problems for moderate size DDEs with several
constant delays [7, 22] we developed the DIFSUB-DDE code. Like the original
Gear's DIFSUB [13], it makes use of tiBDFs (of order 1 to 6) and the Adams-
Bashforth-Moulton methods (of order 1 to 7) implemented inREC)M -mode

and variable-stepsize, variable-order manner. The Nordsieck history arrays are
utilized as natural approximation technique for the delayed variables consistent
with the underlying LMM. The code includes a facility which allows multiple
time delays for the same solution component. Derivative discontinuity points
up to the orderf + 1) are calculated in advance and are included among the
integration meshpoints by modifying (truncating) the stepsize in the vicinity of
the jump points. The first integration step from every jump point is carried
out by a LMM with the order being adjusted to the continuity class of the
analytical solution. The ordey of interpolation formula being utilized for the
approximation of delayed variables aj} ¢ 7) is taken equal to the order of

the linear multistep formula which was used to advance the solution over the
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ABM/P(EC)3 hb 2.0
p=4 +1.0
. ha
-2, 1.0
ABM/P(EC) 3E hb 2.0
p=4
ba
1.0
M
ABM/P(EC)
=4
=2
. ,_ha,
-2, 1.0

Fig. 2. A set of stability regions for 4-th order ABM-method applied to the test equati¢r) =
ay(t) + by(t — ) with reala andb for some of the possible choices of predictor-corrector schemes,
with M being the number of corrector iterations, and the value of the delay in terms of muitiple

of the stepsizer = hm, m = 1(1)3
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interval containingt, — 7). This type of continuous extension of the numerical
solution allowed us to keep the stepsize/order selection strategy employed in the
progenitor code, except for the additional control of stepsize to fit exactly the
jump points of the firstff + 2) solution derivatives. Within the time intervals of
sufficient smoothness of analytical solution the integration stepsize is not limited
explicitly by particular delay values. A wrap-around addressing technique is used
to store the solution computed previously and required for the approximation of
delayed variables.

Table 1. Parameters corresponding to acute hepatitis B virus infection

oy 83 ar 5 oz 66-10% o4 3-10% a5 04
ag 2.5-10 a7 510012 ag 23.10° a9 0.052 ayp 0.15
oy 94-10° o1p 10715 o1z 1.2 o1a 2.7-10% a5 2
aig 5.3- 1027 a7 1.0 a1g 1018 arg 2.7- 1016 azg 2
az; 8- 10%8 azy 1.0 a3 1019 aps 5.3 1033 azs 16
azg 1.6- 1014 a7 0.4 g 1018 apg 8- 1032 azp 16
az; 0.1 a3z 1018 azz 1.7- 10%0 azs 3 azs 0.4
azg 4.3 10-22 az7 .85 107 azg 8.6- 1011 azg 0.043

71 0.6 ™ 0.6 3 20 74 2.0 5 3.0

To illustrate the performance of the code we consider a real-life mod-
elling problem which is stiff (see also [7, 22]). The test results are given for
the BDF-methods of the code. For the local error control the weighted root-
square norm was used| = \/Z:\lzl(ei Jwi)?, with the weights specified as
wi = max@GROUND(i), |yi|) and the ground paramet&ROUND(i) taken as
10-28, Calculations were performed with the IBM PC 386/387. The starting
value of the stepsize wa$ = HMIN = 10-1€. The following notations are used:
NH — number of successful stepdF — number of function evaluation$yJ
— number of Jacobian evaluationBQL — the tolerance parameteERR — the
actual relative error estimated at specified times.

Example 7.1We present here an example of the mathematical model of antiviral

immune response quantitatively describing (with the parameters of Table 1) the
dynamics of hepatitis B virus infection over 130 days interval [22]. The disease

dynamics is governed by the system of ten nonlinear stiff DDEs with several

constant delays:

y1 =QaYz + apaaYay7 — aayiyio — asyr — agYi(or — Y2 — Ya)

Y2 =agy1(a7 — Y2 — ¥3) — azyay7 — aoy2

Y3 =aaYay7 + agys — caoys,  &(Ys) =1—ys/ar

Ya =011819Y1 — 13Ya

Y5 =oa[€(ya)asya(t — T1)ys(t — 71) — Yays] — a16yaysy7 + a17(cvig — Ys)



146 G.A. Bocharov et al.

Yo =a10[€(Ya)azoya(t — T2)Ye(t — 72) — YaYs] — 21YaYeYs + 22(cr23 — Ye)
Y7 =oaa[£(y3)aasya(t — T3)ys(t — T3)y7(t — 73) — Yaysy7]
— aeY2Y7 + az7(ag — Y1)
Vg =v20[£(Ya)azoya(t — 7a)Ye(t — 7a)Ys(t — 74) — YaYeYs] + az1(az2 — Ys)
Yo =3zt (Ya)azaya(t — 75)Ye(t — 75)ys(t — 75) + cvas(vas — Yo)
Y10 =37y — (3gy10y1 — (39Y10

To describe an onset and development of the infectious disease after virus inoc-
ulation the initial conditions are specified as follows:

y1(0) = 29_16,¥2(0) = 0,y3(0) = 0,y4(0) = 0,y5(0) = v, Y6(0) = a23,
y7(0) = arzg,

Ys(0) = as2, Yo(0) = aze, Y10(0) = ca7 a3

Q39
Ya()ys(t) =0, for — 7 <t <0, ya(t)ys(t) =0, for — 7 <t <0,
Ya(t)ys(t)yz(t) =0, for — 73 <t <O,
ya(t)ys(t)ys(t) = 0, for — max(rs,75) <t <O0.

)

A specific feature of the solution to the initial value problem is a considerable
variation in magnitude over the 130 days time interval. The stiffness of the prob-
lem increases sharply with the time passing from 110 to 120 days. The number
of steps required to integrate the problem form 0 to 130 days Wath = 10~°
is NH = 1274 andNF = 7286. To make possible the comparison with other
stiff or nonstiff DDE solvers the reference solution for this IVP is specified at

* = 110 daysyyi(t*) = .6134388494,; andys(t*) = .1650911903,,. Perfor-
mance characteristics of the DIFSUB-DDE code are presented in Table 2 for two
components, thg,(t) andys(t). Notice that by rescaling the state vecygt) the
performance of the integrator in termsH can be doubled (see [22]).

Table 2. Numerical results for Example 7.1

TOL ERR ERR NF  NH NJ Method

1002 6-10"! 3.1072 2356 342 163 BDF
1004 1-1072 4.10"% 2872 432 185 BDF
106 2.10% 6-10% 3853 633 221 BDF
108 3.107% 1.10"7 5006 1062 236 BDF
10710 7.10°8% 2.10"9 6625 1702 228 BDF

Although the full comparison between different codes for stiff initial value
problems for DDEs remains to be done, our experience in usin@bfes-part
of the DIFSUB-DDE code for treating the simulation/identification problems
formulated by systems of DDEs (see for further applications of the code [7])
made us to conclude that it can be considered as a robust computational tool
for solving over a wide range of tolerances a broad class of stiff initial value
problems for moderate size systems of DDEs with several constant delays.
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